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In this paper, we generalize the strongly convergent Krasnoselskii-Mann-type
iteration for families of nonexpansive mappings defined recently by Bot and
Meier in Hilbert spaces to the abstract setting of W-hyperbolic spaces and we
compute effective rates of asymptotic regularity for our generalization. This
also extends recent results by Leustean and the author on the Tikhonov—Mann
iteration from single mappings to families of mappings.
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1. INTRODUCTION

In [], Bot and Meier propose a strongly convergent Krasnoselskii-Mann-
type iteration for finding a common fixed point of a family (7,, : H — H) of
nonexpansive self-mappings of a Hilbert space. They define the sequence (x,)
by

(1) Tn+1 = (1 - )\n)ﬁnxn + )\nTn(ﬁnl‘n)a

where xo € H is an arbitrary starting point and (Ay), (8,) are sequences in
[0,1]. Theorem 3.1 of [4] states that, under some conditions on (), (5,) and

(Tn),
(2)

and, furthermore, that if (7,) satisfies an additional asymptotic condition, then
(z,) converges strongly to a common fixed point of (7},). As a part of the proof
of [4, Theorem 3.1], it is also established that

lim ||z, — Thz,| =0,
n—oo

(3) nlggo |z = Zn41]| = 0.

Properties and are called the asymptotic, respectively the (7),)-
asymptotic regularity of (z,), and are important notions in optimization and
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nonlinear analysis, the first one going back to Browder and Petryshyn [7] being
later extended by Borwein, Reich and Shafrir [5]. Furthermore, they serve as
key steps in many convergence proofs, including the one of [4, Theorem 3.1].

The case when (T},) is constant in iteration was studied and proven
strongly convergent by Yao, Zhou and Liou [26] and recently by Bot, Csetnek
and Meier [3]. Also, the single operator case was generalized by Leustean and
the author [9] to W-hyperbolic spaces, where quadratic rates of asymptotic
regularity were obtained. Even better, linear, rates were provided by Kohlen-
bach, Leustean and the author [§] in the same setting. A further generalization
in the single mapping case was introduced in [I1] under the name of the al-
ternating Halpern-Mann iteration, proven there to be strongly convergent in
CAT(0) spaces, and later also studied in W-hyperbolic spaces in [20].

In this paper, we generalize iteration from Hilbert spaces to the much
more abstract setting of W-hyperbolic space and prove that and also
hold for our generalization. Furthermore, our proofs are quantitative, providing
explicit rates of asymptotic reqularity for the iteration. Our results can also be
viewed as a generalization of those in [9] from single mappings to families of
mappings.

The results in this paper are part of the program of proof mining [14, [17]
developed by Kohlenbach, which seeks to obtain new quantitative results via
the proof-theoretical analysis of mathematical proofs.

2. PRELIMINARY NOTIONS
2.1. Quantitative notions

First, let us recall the quantitative notions in terms of which our main
results are expressed. Let (a,) be a sequence in a metric space (X,d) and
a € X be a point. A function ¢ : N — N is a rate of convergence for (ay) to a
if

1
vk € NV > (k) (d(an, @) < —— ).
& NV 2 (k) (400 @) < 15
A function x : N — Nis a Cauchy modulus for (a,,) if
1
Vk € Nvn > x(k)Vj € N(d(an, s i) < m)
A rate of asymptotic regularity for (a,) is a rate of convergence to 0 for the
sequence (d(xyn,xn+1)). Given a mapping 7' : X — X, a rate of T-asymptotic
regularity for (z,) is a rate of convergence to 0 for (d(zy,Tzy)), and given
a family (7, : X — X) of self-mappings of X, a rate of (7,)-asymptotic
regularity of (z,,) is a rate of convergence to 0 for the sequence (d(zy,, T, zy)).
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A rate of divergence for a series > ° ; b, of nonnegative real numbers is
a function 0 : N — N such that

(k)

VkeN(an 2k>.
n=0

2.2. W-hyperbolic spaces

Following [9], we say that a W -space is a metric space (X,d) endowed
with a mapping W : X x X x [0,1] — X. The intended interpretation for
W(x,y,\) is that of an abstract convex combination of parameter A between
the two points x and y. Hence, instead of W, throughout the paper, we use
the notation

Definition 2.1. A W-space (X,d, W) is said to be a W-hyperbolic space
if it satisfies the following axioms, for all z,y,z,w € X and A,0 € [0, 1]:

(W1) d(z, (1= Nz + Ay) < (1= N)d(z,z) + Ad(z,y),

(W2)  d((1 =Nz + Ay, (1 =)z + 0y) = [A - 6] d(z,y),

(W3) (1—=XNz+y=Ay+(1—- Nz,

(W4) d((1—=XN)z+ Az, (1 =Ny + dw) < (1 = N)d(z,y) + Md(z,w).
Takahashi [24] already studied W-spaces satisfying (W1), while full W-

hyperbolic spaces were introduced by Kohlenbach in [13]. Examples of -

hyperbolic spaces include all normed spaces, as well as structures from geodesic

geometry, such as Busemann spaces [22] and CAT(0) spaces [, [6].

Throughout this paper, unless otherwise mentioned, (X,d, W) is a W-
hyperbolic space.

PROPOSITION 2.2. The following hold, for all x,y,z,w € X and for all
A0 € [0,1].

(i) d(z, (1 =Nz + \y) = Md(z,y) and d(y, (1 — Nz + \y) = (1 — N)d(z,y);
(ii) d((I1=XN)z+Az,(1=0)y+0w) < (1—=N)d(z,y) +Ad(z,w)+ |\ — 0| d(y, w);
(ili) d((1 =Nz + Az, (1 — )z + 0w) < Xd(z,w) + |A — 0] d(z, w).

Proof. See [9, Lemma 2.1]. O
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3. MAIN RESULTS

Let (T, : X — X) be a sequence of nonexpansive operators (specifically,
d(Thx, Tpy) < d(z,y) for z,y € X), (M) and (f3,,) be sequences in [0, 1], and
xg,u € X be two arbitrary points. We define the Tikhonov-Mann iteration
associated to the family (7,,) with parameters (\,), (55), anchor point v and
starting point xg by

(4) Tnt1 = (1 = Ap)up + A\nThuy, where
(5) un = (1 = Bp)u+ Bnznp.

If X is a Hilbert space, with the choice u = 0, we recover the iteration from
[4] and if (7,) is a constant sequence, we get the Tikhonov-Mann iteration
from [9].

We consider the following quantitative conditions on the parameters of

the iteration.
(C1ly) II,2Bnt1 =0 with rate of convergence o,

Yoo |Bnt1 — Bnl is convergent with Cauchy modulus xg,

Yoo A1 — Anl is convergent with Cauchy modulus x,

)
C3y)
C4,) lim,_o0 By =1 with rate of convergence 7,
Cb5,) A€ N*and Ny € N are such that A\, > % for all n > Ny,
C6,)

Y om0 A(Tns1tn, Thuy) is convergent with Cauchy modulus x7.

These are quantitative analogues of the conditions from [4, Theorem 2.1],
with the caveat that the condition that > > (1 — f3,) = oo used in that paper
is replaced with the equivalent, when 8, > 0, condition that [[,~, Bnt1 = 0.
The reason we choose this reformulation is that it allows us to get better rates
of asymptotic regularity, as observed first by Kohlenbach [I5], who used it to
obtain polynomial rates of asymptotic regularity for the Halpern iteration for
the first time.

For a mapping T': X — X, let us denote by Fix(T) = {x € X | Tx = z}
its set of fixed points. In the rest of this paper, let F' = [, oy Fix(75,) be the set
of common fixed points of the family (7,), and assume it to be nonempty. The
following lemma provides some useful upper bounds on the sequences involved.

LEMMA 3.1. Let p € F be a common fixed point and
(6) M = ’Vmax {d(x(]vp)a d(uap)}-| :
Then, for all n € N, the following bounds hold:
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(i) d(zp,p) < M and d(zp,u) < 2M;
(ii) d(upn,p) < M and d(uy, Thuy,) < 2M.

Proof. All the inequalities are easily proved by adapting the proofs of [9]
Lemma 3.1], replacing T' with 7,,. O

The following lemma establishes the main recursive inequality on ()
that allows us to obtain its asymptotic regularity.

LEMMA 3.2. Let p € F and M be defined by @ For all n € N, the
following hold:
(7) d(un+1a Un) < /8 (anrla -'Z:n) +2M |ﬁn+1 - /Bn| ;
(8) d($n+27 xn+1) < ﬁnJrld(anrla :En) + d( n+1Un, T, Un)
+ 2M(|)\n+1 - )\n‘ + |/8n+1 - /8n|)

Proof. The proofs follow those of [9, Proposition 3.2.(6), (7)]. For (7)),
we have that, for all n € N,
d(tnt1,un) < Bn1d(Tn1, Tn) + |Bny1 — Bul d(u, ) by Proposition [2.2)](iii )
< Brn1d(Tpt1,xn) + 2M |Bpt1 — Bn]  from Lemma
For , let n € N. Then

d(Tn12, Tny1) < (1= Apg1)d(Unt1, un) + And(Thi1un g1, Toun)
+ [Ant1 — Al d(up, Thuyn) by Lemma [2.2)/(i1)
< (1 = A1) d(Ung1,up) + Apd( n+1un+1,Tnun)
+2M |[Apt1 — An| by Lemma
< (1= Apg1)d(Uns1, un) +2M [Apg1 — An
+ A (d(Tn1uns1, Tnv1un) + d(Tns1tn, Toug))
< (1= A 1)d(Unt1,un) + 2M [Ans1 — Mg
+ A (d(Un1, un) + d(Thg1tn, Thuy))
since T,,+1 is nonexpansive
=d(Un+1, Un) + Md(Trp1tn, Trug) + 2M [Api1 — A
< Bra1d(Tp+1, Tn) + Md(Thng1un, Thuy,)
+2M (A1 — An| +1Bng1 — Bul)  from (7)
< Bn1d(Tny1, 2n) + d(Tng1un, Touy)
+ 2M(‘)‘n+1 - )\n’ + Wn—i-l - ﬁn’)
because 0 < A\, < 1. O
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The next inequalities are used to derive the (7},)-asymptotic regularity of
(xr), and their proofs follow [9, Proposition 3.2].

LEMMA 3.3. For all n € N, the following hold:
(1) d(un, Thzy) < (1= Bp)d(u, Tnxy) + Bud(Tn, Tnxy);
(i) d(xpn, Thrn) < d(@n, Tp1) + (1= Bn)d(u, zp) + (1 — Ap)d(n, Tnxn);
(ill) Apd(xn, Tnxn) < d(@n, Tny1) +2M (1 = 5y).
Proof.
(i) For all n € N,
d(up, Tnzy) < d(up, (1 = Bp)u+ BpThxy) + d((1 — Bp)u +BnTnxn, Tnxy)
< d(tup, (1 = Bp)u+ BpnThzyn) + (1 — Bn)d(u, Thzy)
by Proposition [2.2}f(1)]
< Bpd(zy, Tnxn) + (1 — Bn)d(u, Thx,) by (W4).
(ii) For all n € N,
d(zp, Thxy) (T, Tnt1) + d(@p+1, Tnxn)
(T, Trg1) + (1 = Ap)d(up, Trnxy) + And(Thtin, Tnay)
by (W1)
< d(xn, Tnt1) + (1 — An)d(un, Tnxy) + And(up, )
by the nonexpansiveness of T,
< d(xmxn+1) + (1= An) (1 = Bn)d(u, Tnwy)
+ (1 = An)Bnd(@n, Tnxn) + And(un, zn)
= d(Tn, Tn+1) + (1 = An)(1 = Bn)d(u, Trxn)
+ (1 = M) Bnd(n, Tnxn) + A (1 — Br)d(u, )
by (W4)
< d(@n, Tng1) + (1= An) (1 = Bp)(d(w, zp) + d(an, Than))
+ (1 = ) Bnd(xn, Than) + An(1 — Bn)d(u, zp)
= d(zp, Tpt1) + (1 = Bn)d(u, xn) + (1 — A\p)d(zp, Tray).
(iii) Starting from
d(zp, Tnayn) < d(zp, xps1) + (1 = Bp)d(u, zn) + (1 — Ap)d(zp, Tnxy),
move the last term to the left-hand side to get that
And(Xp, Tpxy) < d(Tp, Tpt1) + (1 — Bp)d(u, z,).
Apply Lemma to get the conclusion. [J

<d
<d
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Finally, before the main theorems of the paper, let us give sufficient con-
ditions for a family (75,) to satisfy (C6,).

PROPOSITION 3.4. Let () be a sequence of positive reals satisfying the
following conditions:

o0
Ccr7 Yn+1 — Yn| 18 convergent with Cauchy modulus X~ ;
q +1 77 gl
n=0
C8 I' € N* and Nr € N are such that v, > + for all n > Np.
q T

Suppose the family of operators (T, : X — X) satisfies the following
condition with respect to (v,): for all x € X and m,n € N,

9) ATz, Tpz) < wd(nx,x).

Then, (T,,) satisfies condition (C6,) with x7 given by

x1(k) = max {Np, x,(2MT'(k+1) —1)}.

Proof. Let k,j € N and n > xp(k). Then,

n+j n+j

Z d(Tiy1us, Tiug) < Z Md(uuﬂuz)
i=n+1 i=n+1 i
n+j
<T Z [ — Yit1ld(ui, Tiwi) - by (C8)
i=n+1
n-+j
<2MT Y |yn —7ig1| by Lemma B[]
i=n-+1
< OMT—— by (C7,)
=S oMT k1) Y
1
— _ ]
k+1

Conditions (C7,) and (C8,) are quantitative versions of those imposed
in [4, Theorem 3.1] and are used there to derive (9). Reference [I8] provides
a large class of mappings satisfying Condition @D, introduced under the name
of Condition (C'1) in that paper: it is shown there that if X is a CAT(0) space
and the family (T},) is jointly (Ps) with respect to (), then (T,,) satisfies (9).
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3.1. General rates of asymptotic regularity

THEOREM 3.5. Let p € F be a common fixed point of (T,,) and M be
defined by @ Furthermore, define

(10)
X(k) =max {x7(2(k+1) = 1), xa(8M(k+1) — 1), xg(8M(k+1) —1)}.

Suppose that conditions (C1y), (C24), (C3,) and (C6,) are satisfied and that
Yo : N —= N* is such that

x(3k+2)

H ﬁn-i—l

Then (xy,) is asymptotically reqular with rate

S (k) = max {o(6M(k + 1)ho(k) — 1), x(3k +2) + 1} + 1.

Proof. We apply Proposition 5.2.(ii) of [9], which is a particular case of
quantitative versions of a well-known Lemma by Xu [25] proved in [16, 21],
with

Sn = d(xm 37n+1),

=1- 6717
Cp = d(Tn+1un,Tnun) =+ 2M(’)\n+1 — )\n’ + |Bn+1 — 671’),
L=2M.

We proceed to show that the conditions of that proposition are fulfilled.
Claim. y, as defined by ([10]), is a Cauchy modulus for > > cy.
n n

Proof of claim. For brevity, denote ¢, = >_ ¢, t, = S d(Tiv1ug, Tiug),
i=0 i=0

}\\n = Z |>\n+1 - )\n‘ and B\n = Z |Bn+1 - ﬂn’v so that
=0 1=0

G =1n + 2M N\ + Bp).

Let k € Nand n > x(k) and j € N. Given the definition of x and the fact that
X7, X» and g are Cauchy moduli for (%), (An) and (Bn) respectively, we get
that

/C\n_g.j — /C\n = fn-i-j - ?n + QM(//\\n—i-j - /):n + //B\n—i-j - BTL)
1 1 1
< 2M< )
ot TM\BMGED T 8ME+ 1)
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This claim, together with Lemma , shows that we are in the con-
ditions to apply [9, Proposition 5.2.(ii)] and obtain our result.

3.2. General rates of (T},)-asymptotic regularity

The following lemma shows that in the presence of conditions (C4,),
(C5yq), the asymptotic regularity of (z,) also implies its (77,)-asymptotic reg-
ularity, with an explicit translation of rates.

LEMMA 3.6. Suppose ¢ is a rate of asymptotic regqularity for (x,) and
assume that conditions (C4,), (Cby) hold. Then, ¢ defined by

B(k) = max {Na, (2A(k +1) — 1), n(AMA(k + 1) — 1)}
is a rate of (Ty)-asymptotic reqularity for ().

Proof. Let k € Nand n > ¢(k). We need to show that d(z,, Tnx,) < %ﬂ
As n > Ny, Condition (Cb54) shows that A, > 0 and that

(11) RSN

n

Since n > @(2A(k + 1) — 1), the fact that ¢ is a rate of asymptotic

regularity yields
1

12 d <

Finally, because n > n(4MA(k + 1) — 1) and 7 is a rate of convergence
for lim,, (1 — B,) = 0, we get
13 1-— <
(13) ﬁ”_4MA(k+1)
From Lemma 3.2}|(iii)| we know that
1

1
d(xnyTnmn) < rd($na xn—&—l) + \ 2M(1 - /Bn)v
which, together with , and yields
1 1

1
ny Tnn) < A + A2M -
d@n Tuen) < Mgy HA2M e ) ~ h

thus, proving the claim. [
THEOREM 3.7. Suppose conditions (C1l,), (C24), (C3,), (C4y), (C5y)
and (C64) hold. Let ¥ be defined as in Theorem 3.5, Then (z,) is (Tn)-

asymptotically reqular with rate

(14) S (k) = max {Ny, S (2A(k + 1) — 1), n(4MA(k + 1) — 1)} .
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Proof. Apply Lemma [3.0] together with Theorem O

Other than the parameters (\,), (8,) of the iteration, the obtained rates
of ((T},)-)asymptotic regularity depend weakly on the space X and on the
mappings (7,), only via M and x7. The rates are less uniform compared to
the rates obtained in the single mapping case in [9], where only M is present.
Indeed, if (T},) is constant, then xr can simply be taken as k — 0. However,
Proposition [3.4] shows that for a large class of mappings, the dependence on
x7 can be reduced to one only on the real parameters (7;).

In the following example, we compute explicit rates for a concrete choice of
(Brn), (An) and (7,,). The rates obtained for this example are the same as those
obtained for the single mapping case in [9, Corollary 4.3], which demonstrates
how under the hypotheses of Proposition[3.4] the additional dependence on the
family (7;,) is eliminated.

Ezample 3.8. Let A, = X € (0,1), 8, =1— n%rl and v, = 1 + n%rl and
consider the iteration (x,) given by (4) with these parameters and let (7;,) be
a family of nonexpansive mappings satisfying (9) with respect to (v,). Then

(i) (zy) is asymptotically regular with rate

ks 144M?(k +1)* —6M (k + 1);

(ii) (zp) is (T5,)-asymptotically regular with rate
2 [177 ) 1
R STOM | | (k+1)7 = 120 | £ | (k+1).

Proof. (i) We apply Theorem Let us first show that its assump-
tions are fulfilled. Because

el = ——7 it1— Bil =1— d Ait1 — Ai| =0,
E)BH nt2 ;IBH Bil n+23n Zz;| +1 =0
we get that (C1,), (C2,) and (C3,) are satisfied, respectively, with

o(k) =k, xpk)=Fk, x\(k)=0.
(C4,) holds with

(Chy) is satisfied with,
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Furthermore, as

;’%‘-ﬁ-l —yl=1- nJer
() fulfills (C7,) and (C8,) with
I'=1, Nr=0 and x,(k)=k.
Thus, by Proposition it follows that (7},) satisfies (C6,) with
xr(k) = max {Np,2MT(k +1) — 1} = 2M(k + 1) — 1.
It follows that x defined by is equal in this case to
(k) = mas {x7 (2% + 1) — 1), xa(8M(k + 1) — 1), xa(8M (k + 1) — 1)}
=max {4M((k+1)) —1,0,8M(k+1) — 1}
=8M(k+1)—1.
Finally, 19 can be taken as 1o(k) = x(3k 4+ 2) = 24M (k + 1) — 1. Thus,
Y(k) =max {o(6M(k+ 1)yo(k) —1),x(3k+2) + 1} + 1
= 144M?*(k +1)? — 6 M (k + 1).
(ii) Applying Theorem with the rate ¥ from we get that
S(k) = max {Na,S(2A(k + 1) — 1), n(4AMA(k + 1) — 1)}
1

2
= 576 M> [ﬂ (k+1)* —12M [A

5 W(kﬁLl). 0

3.3. Linear rates of ((Ty,)-)asymptotic regularity

In this section, we compute linear rates of asymptotic regularity for it-
eration , by applying a lemma on real numbers introduced by Sabach and
Shtern [23], that was originally used there to obtain the linear asymptotic reg-
ularity of a viscosity-type Halpern iteration, and was recently employed to the
same end for a variety of iterations [8] [10, 19} 20].

The following is a particular case of [23, Lemma 3], as reformulated in [20].

LEMMA 3.9. Let L > 0, and define, for allm € N, a,, = n%Lz
(sn) is a sequence of nonnegative reals such that so < L and that
(15) Spt+1 < (1 - an—i—l)sn + (an - an+1)L
for alln € N. Then,

Suppose

2L

<
Sn_n+2

for allm € N.
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THEOREM 3.10. Let B, = 1 — 25, Ay = A € (0,1) and v, = 53 and

suppose the family (T,,) satisfies (9) with respect to (v,). Then, the iteration
with parameters () and (\,) satisfies, for all n,m € N,
6M
n+2’
10M
d(zp, T, < —
(xna nxn) > )\(n+2),
20M
< — .
~AMn+2)
Thus, the mappings k — 6M(k +1) —2 , k ~ 10M [}] (k+ 1) — 2 and
k — 20M E] (k + 1) — 2 are rates of asymptotic, (T,,)-asymptotic and T,-
asymptotic reqularity for (x,), respectively.

d(:nn, xn+1) <

d(xny men)

Proof. For the first inequality, we apply Lemma [3.9| with

Sp = d(l‘n, anrl)?

ap =1— Bna
L =3M.
Note first that
| EEp—
1 =] _ 42 1 _ 1
T n+3 mA2)n+d)  (n+3P
and that
2
Pt = o = )+ 9

We now show that the main condition is satisfied. By Lemma and @,
for all n € N,

Snt1 < Bnt1Sn + QM(BnJrl - Bn) + d(TnJrluna Tnun)

< Brsrsn + 2M (Bt — Bo) + D=0l gy

Tn

< Bur15n + 2M (Bus1 — B) + 200 2=l

n

- h’n-&-l - ’7”|
= Bnr18n + (Bas1 — Bn) (2M T 2Mm>

2M (n+2)(n+3)>
(n+3)2 2

= Bat15n + (But1 — Bn) (2M +
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n+2)

= Bnt15n + (Bnt1 — Bn) (2M + Mn +3

< Bng15n + (Bm—l - Bn)lh

thus, proving the first claim. For the second claim, using the previous and

Lemma [3.3](ii1)}, we have
1 4M

naTn n S N nyn N/ o\
d(zx Tn) )\d(x Tpt1) + NCE)
6 M 4M 10M

SXnt2)  An+2)  An+2)

Finally,

d(xn’ Tmajn) < d($na Tnxn) + m;wd(-rn, Tnxn)
'm

[n —m|
(m+2)(n+3)
< 2d(zy, Thxn) O

= d(xn, Than) + d(xpn, Tnry)

and the claim follows from the previous result.

3.4. Relation to the modified Halpern iteration

In this section, we show that the relation between the modified Halpern,
originally introduced in [12], and the Tikhonov—Mann iterations studied in [§]
for the single mapping case extends to families of mappings: the ((7),)-)asymp-
totic regularity of one iteration implies that of the other, with an explicit
translation of rates.

The modified Halpern iteration as defined for W-hyperbolic spaces in [§]
can naturally be extended to families of mappings as follows. Define, for all
n €N,

Ynt1 = (1 = Bny1)u+ Bag1vn, where
Up = (1 = M) Yn + A Tnyn.

PROPOSITION 3.11. Assume that yo = (1 — Bo)u + Boxg. Then, for all
n €N,

Up =Yn and Tyl = Un.

Proof. The proof goes by induction on n just like the proof of [8, Propo-
sition 3.2], replacing 7" with 7,,. [
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PROPOSITION 3.12. Assume that (C4,) holds, that yo = (1— Bo)u+ Boxo,
define

a(k) =n(2M(k+1) - 1),

and suppose X is a rate of ((T},)-)-asymptotic reqularity for one of the sequences
(xn) or (yn). Then, the other sequence is ((T),)-) asymptotically reqular with
rate

Y (k) = max {a(3k +2),2(3k + 2)} .

Proof. Noting that

roposition [2.2)I(iii Lemma
() TP BT g gy e (1= Ba)2MM,

the fact that lim, oo d(xn,u,) = 0 with rate of convergence « is proved as
in [8, Lemma 4.1]. Using this, the fact that X' is a rate of ((7,)-)asymptotic
regularity is proved the same as in [8, Proposition 4.2], replacing 7" with 7,,. [

4. RATES OF ASYMPTOTIC REGULARITY FOR THE
TIKHONOV-FORWARD-BACKWARD ALGORITHM WITH
VARIABLE STEP-SIZE

Let us first recall some notions from convex optimization and monotone
operator theory. Let H be a Hilbert space. Next, for a set-valued operator
A: H = H, its graph is gra(A) = {(z,u) € H | u € Az} and its set of zeroes
is zer(A) = {x € H |0 € Ax}. Further, given A : H == H, the inverse of A
is the operator A~ : H = H, A~'u = {x|u € Az} and the scaling of A
by v € R is the operator yA : H = H, (yA)z = {yu | u € Az}. Given two
set-valued operators A, B : H = H, their sum, A+ B : H = H, is defined by
(A+B)xr ={u+v|u € Az,v € Bz} and their composition, AB: H =% H, by
(AB)x = {v € H | there exists u € Az such that v € Bu}.

We say that A: H = H is monotone if, for all (z,u), (y,v) € gra(A), we
have that (x —y,u —v) > 0. A is called mazimally monotone if there exists
no other monotone operator B : H = H such that gra(A) C gra(B). For a
maximally monotone operator A, its resolvent of order ~ > 0 is defined by

Joa = (Id4+yA)™

and it is known to be a single-valued, nonexpansive mapping, where the iden-
tity mapping is Id : H — H. A single-valued operator B : H — H is said
to be [-cocoercive for some 5 > 0 if, for all z,y € H, (x —y, Bt — By) >
BTz — Tyl
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The forward-backward algorithm is one of the procedures widely employed
for finding a point in zer(A + B) where A is maximally monotone and B is
cocoercive. We refer to [2] for a more detailed account of this algorithm and
the theory of monotone operators in general.

Based on their strongly convergent Krasnoselskii-Mann iteration for fam-
ilies of mappings, the authors of [4] define a version of the forward-backward
algorithm with variable step-size and prove its strong convergence. In this sec-
tion, we give a generalized version of this iteration based on and compute
rates of ((7,)-)asymptotic regularity for it.

Let in the following A : H = H be maximally monotone and B : H — H
be p-cocoercive for some S > 0. The Tikhonov-forward-backward algorithm
with variable step size associated with A and B is defined by

Tnt1 = (1 = Ap)un + Ay Iy, a(Un — v Buy), where
up = (1= Bp)u+ Bnn,
where (3,) C (0,1], (7,) C (0,28) and A, C (0, i )
COROLLARY 4.1. Assume (C1,), (C24), (C3y), (C7y), (C8,) are satis-
fied. Let x7 : N — N be defined by:
(16) xr (k) = max {Np, x, (2M(k + 1) — 1)}.
Then (xy,) is asymptotically reqular with rate ¥ as defined in Theorem .

Proof. For any n € N, define T,, = J,,4(Id —v,B), so that x,, can be
written as

Tnt1 = (1 = Ap)un + A\ Thun.

It is known [2, Proposition 26.1.(iv)] that T, is %-averaged, and hence
nonexpansive. Lemma 3.2 of [4] then shows that (77,) satisfies () with respect
to (), and thus, by Proposition (C64) holds with x7. All the hypotheses
to apply Theorem are thus satisfied, and hence the result follows. [
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